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In traditional models of in vitro biofilm development, individual bacterial cells seed a surface, multiply, and mature
into multicellular, three-dimensional structures. Much research has been devoted to elucidating the mechanisms governing the
initial attachment of single cells to surfaces. However, in natural environments and during infection, bacterial cells tend to
clump as multicellular aggregates, and biofilms can also slough off aggregates as a part of the dispersal process. This makes it
likely that biofilms are often seeded by aggregates and single cells, yet how these aggregates impact biofilm initiation and development is not known. Here we use a combination of experimental and computational approaches to determine the relative fitness of single cells and preformed aggregates during early development of Pseudomonas aeruginosa biofilms. We find that the
relative fitness of aggregates depends markedly on the density of surrounding single cells, i.e., the level of competition for growth
resources. When competition between aggregates and single cells is low, an aggregate has a growth disadvantage because the aggregate interior has poor access to growth resources. However, if competition is high, aggregates exhibit higher fitness, because
extending vertically above the surface gives cells at the top of aggregates better access to growth resources. Other advantages of
seeding by aggregates, such as earlier switching to a biofilm-like phenotype and enhanced resilience toward antibiotics and immune response, may add to this ecological benefit. Our findings suggest that current models of biofilm formation should be reconsidered to incorporate the role of aggregates in biofilm initiation.

ABSTRACT

IMPORTANCE During the past decades, there has been a consensus around the model of development of a biofilm, involving at-

tachment of single planktonic bacterial cells to a surface and the subsequent development of a mature biofilm. This study presents results that call for a modification of this rigorous model. We show how free floating biofilm aggregates can have a profound
local effect on biofilm development when attaching to a surface. Our findings show that an aggregate landing on a surface will
eventually outcompete the biofilm population arising from single cells attached around the aggregate and dominate the local
biofilm development. These results point to a regime where preformed biofilm aggregates may have a fitness advantage over
planktonic cells when it comes to accessing nutrients. Our findings add to the increasingly prominent comprehension that biofilm lifestyle is the default for bacteria and that planktonic single cells may be only a transition state at the most.
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B

iofilms are three-dimensional (3D) communities of interacting unicellular organisms (1). In a biofilm of supposedly genetically identical clones, the constituent cells develop differentiated patterns of gene expression and growth (2, 3). Differentiation
is often linked to the positioning of cells in the biofilm structure,
and the spatial location of cells also affects resource availability
and intercellular contacts (4).
The initiation of in vitro biofilm formation has traditionally
been thought to be due to random attachment of single cells to a
surface; these cells then divide and develop into mature, threedimensional biofilms (5, 6). However, when cells disperse to seed
new biofilms, detachment can occur by dispersal of single motile
cells or by the sloughing off of large aggregates of cells (7–9). Both
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single cells and multicellular aggregates can then go on to initiate
new biofilms. For aquatic biofilms, the enhanced stickiness and
surface conditioning of planktonic multicellular aggregates have
been shown to increase the attachment of bacteria to a surface in
early biofilm initiation (10). Greater stickiness and surface conditioning may be considered a quasiphenotypic physiological property resulting from greater levels of organic polymers and colloids.
Similarly, an increased tendency toward aggregation, likely a
proxy for greater stickiness, has also been associated with increased biofilm formation for Pseudomonas aeruginosa (11, 12).
Three-dimensional bacterial aggregates found in liquid batch
cultures of P. aeruginosa can have diameters of 10 to 400 m and
can constitute up to 90% of the total biomass of the culture (13).
®
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In contrast, individual P. aeruginosa cells are rod shaped and have
a size of ~1 m by 2 m. Thus, multicellular P. aeruginosa aggregates, when they attach to a surface, can extend significantly into
the vertical dimension, away from the attachment surface. Moreover, aggregates are structurally and physiologically distinct from
single cells. Yet, how these structural contrasts impact the seeding
and growth of new biofilms is not known. This constitutes a significant gap in our understanding, since a biofilm seeded from an
aggregate may develop very differently from a biofilm seeded by
single cells.
To investigate the influence of preformed aggregates on biofilm development, we first preformed computer simulations of
biofilm development from aggregates and single cells using an
individual-based model and subsequently measured the relative
growth of single cells and aggregates of P. aeruginosa during in
vitro biofilm development in flow cells. Using biomass accumulation as a measure of growth fitness, we found that the relative
fitness of aggregates was highly dependent upon the surrounding
number and density of single cells on the surface, which we use as
a proxy for the level of competition for growth resources. We
found that when the initial surrounding density of single cells is
low, aggregates are less fit than single cells, yet when the surrounding density of single cells is high, aggregates are more fit than single
cells are. Our results show that in highly competitive environments, the 3D configuration in which cells land on a surface can
greatly affect their relative fitness, both in the earliest stages of
biofilm development and during long-time development. Our
work calls for a modification of the traditional model of biofilm
development to take into account the impact of preexisting cell
aggregates. This opens new avenues to understanding the evolution and ecology of biofilms in the environment and in chronic
infections such as cystic fibrosis, chronic wounds, and implantrelated infections.
RESULTS

Simulated fitness of aggregates versus single cells in the initial
formation of biofilms. To investigate the fate of initial aggregates
versus single cells during biofilm development, we first carried out
individual-based computer simulations, in which biofilms were
grown from aggregates surrounded by competing single cells. By
varying the density of single cells surrounding the aggregate, we
were able to vary the extent of competition in our simulations.
In our simulations, we use oxygen as the growth-limiting resource (see “The growth-limiting resource may be oxygen” below). Figure 1A and B show the oxygen concentration profile after
30 h of growth in the low-density (Fig. 1A) and high-density (Fig.
1B) regimes. Comparing Fig. 1A and B with Fig. 1C and D, which
show the growth rates of individual cells as a function of their
position in the growing biofilm, it is clear that the oxygen concentration profiles are influenced by the morphology of the growing
biofilms. In the growing biofilms, we see that oxygen is depleted in
the deeper regions; this oxygen-deprived layer emerges because
faster growing cells at the top (Fig. 1C and D) consume oxygen
faster than it can diffuse to the deeper regions. This in turn leads to
further heterogeneity in individual cell growth rates (Fig. 1C and
D), resulting in two distinct layers of growth activity: an outer
layer of metabolically active cells and an interior region of inactive
cells. Simulation snapshots of biofilms formed after 10, 30, and
120 h of simulated growth are shown in Fig. S1 in the supplemental material.
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We compared the fate of cells that originated in aggregates with
that of initially unaggregated cells after 120 h of simulated growth
(see Materials and Methods). To this end, we used the number of
progeny per initiating cell, N/N0 (where N is the number of cells
at time t, and N0 is the initial number of cells) as a measure of
fitness. Our simulation results show enhanced performance of the
aggregates compared to unaggregated cells with increasing initial
density. When the initiating density of surrounding single cells is
low, initially unaggregated cells show higher fitness than those in
an aggregate (Fig. 2A). However, when the initiating density of
surrounding cells is high, cells in an aggregate perform better than
the initially unaggregated cells over long times (Fig. 2B). This
change in the relative fitness reflects a decrease in the fitness of the
single cells as their density increases, rather than any substantial
change in fitness of the aggregated cells (see Fig. S2 in the supplemental material).
The interplay between competition and spatial structure determines the relative fitness of aggregates. Our simulations show
that the aggregate produces more progeny per initial cell than do
its initially unaggregated counterparts only when competition for
resources is high (and over long times, when space and resources
become limited due to larger numbers of cells). Why does increased competition favor the aggregate? Closer inspection of
Fig. 2A and B reveal that, in fact, the fate of the aggregate is little
affected by the increase in cell density on the surface. For instance,
N/N0 for the aggregate at 30 h decreases from ~14 (14.27) to ~11
(10.94) when going from low density to high density. However,
the decrease in N/N0 for the initially unaggregated cells over the
same time period is much larger (~328 to ~15). To analyze the fate
of the aggregate in more detail, Fig. 1E and F show the average
number of progeny produced by cells in the initial aggregate as a
function of their initial position. As shown previously (14), the
initial position of a cell within an aggregate has a strong effect on
the number of progeny it produces; cells in the interior produce
fewer progeny than those initially located at the upper edges
(Fig. 1E). With increasing density of surrounding cells on the surface (Fig. 1F), we see that cell fate is even more heterogeneous,
with the most prolific cells now localized in the highest portion of
the aggregate. Thus, although the increased density of unaggregated cells on the surface increases the level of competition for
space and resources, our simulations reveal that the few cells initially located at the top of the aggregate dominate the fate of the
aggregate at all levels of competition.
The relative fitness of aggregates and single cells depends on
the initial cell density. To test our in silico simulation predictions,
we investigated experimentally the degree to which seeding with
single cells versus preformed aggregates gave rise to different patterns of biofilm growth. We inoculated flow cells with an overnight culture containing both planktonic cells and aggregates. By
varying the cell density of the inoculum from an optical density
(OD) of 0.001 to 0.1, we were able to vary the seeding density of
single cells and thus the level of competition for growth resources
on the coverslip surface of the flow cell. We imaged single cells and
aggregates over the first 9 h of growth, and from these data, we
obtained growth rates based on the change in biomass over time.
Due to small variations in growth rates from experiment to experiment, we concentrated solely on the relative fitness of single cells
and aggregates within the same experiment and did not compare
absolute growth rates between experiments. As predicted by our
simulations, we found that the relative fitness of aggregates com-
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FIG 1 Biofilm morphology shapes the oxygen concentration profile, with the fittest cells initially located at the top. (A and B) The oxygen concentration (in
grams liter⫺1) (right-hand y axes) in a sample simulation after 30 h of growth of cells at low density (0.01 cell m⫺1) (A) and high density (0.5 cell m⫺1) (B).
x and y (both in micrometers) are the spatial dimensions of the simulation domain. (C and D) Growth rate () (right-hand y axes) for the resulting populations
after 30 h of growth at low density (0.01 cell m⫺1) (C) and high density (0.5 cell m⫺1) (D). (E and F) 2D histograms representing the number of progeny, N
(right-hand y axes), produced after 30 h of growth by individual bacteria as a function of their initial location in the aggregate: low density (0.01 cell m⫺1) (E)
and high density (0.5 cell m⫺1) (F). These distributions were averaged over 40 simulations for each aggregate. Note that the gradient in the number of progeny
is so large that a log scale is used for visualization purposes.

pared to that of single cells depends markedly on the density of
seeding cells. At a low inoculum density (OD of 0.001), aggregates
grew (0.1920 ⫾ 0.0126 division h⫺1) at a significantly lower rate
than single cells grew (0.23 ⫾ 0.0159 division h⫺1) (P ⬍ 0.0001).
At a medium inoculum density (OD of 0.01), there was no difference in growth rate between aggregates (0.2349 ⫾ 0.028 division
h⫺1) and single cells (0.224 ⫾ 0.031 division h⫺1) (P ⫽ 0.414). At
a high inoculum density (OD of 0.1), cells in aggregates grew faster
(0.24 ⫾ 0.017 division h⫺1) than single cells (0.1795 ⫾ 0.04 division h⫺1) (P ⫽ 0.0029). Growth rates for cells in aggregates and
single cells are plotted in Fig. 3A to C, and the results of exponential fits and significance tests are summarized in Table S1 in the
supplemental material.
Although growth of single cells and aggregates over the first 9 h
of growth appears exponential, fitting with a single exponent
makes the implicit assumption that all cells within an aggregate are
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growing at the same rate. To avoid this assumption, we also describe growth in terms of the number of progeny per initial cell,
N/N0. Here, N is the biomass after 9 h of growth, and N0 is the
initial biomass. We find that N/N0 is greater for the aggregates in
the high-density treatment (Fig. 3D) and greater for single cells at
low density (Fig. 3F). Thus, the N/N0 representation captures the
same density-dependent advantage for aggregates as the exponential growth rate representation. Therefore, our results show that
there is a relative disadvantage to growing in an aggregate at low
competition and a relative advantage to growing in an aggregate at
high competition.
To explore the dynamics of competition and the spatial distribution of cells within the biofilm over longer time periods, we
followed the growth of aggregates and single cells in the flow cell
up to 99 h but focused primarily on the first 24 h after inoculation.
We found that areas that were seeded with an aggregate developed
®
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FIG 2 Simulations reveal that aggregates are relatively fitter than single cells
at high density of competing cells on the surface and over long times. (A and B)
Accumulated biomass normalized to initial biomass (N/N0) after 10, 30, and
120 h for single cells and for aggregates initiated at a low starting density
(0.01 cell m⫺1) (A) and a high starting density (0.5 cell m⫺1) (B). For
biofilms that were initiated at a low density, single cells produce more progeny
than do cells in aggregates at all measured times. For biofilms that were initiated at a high density, single cells are more fit for early growth but aggregated
cells produce more progeny than single cells do after 120 h.

a corresponding large vertical protrusion above the surrounding
biofilm lawn (Fig. 4D). Areas that were initially seeded by only
single cells developed into a much more homogeneous, unstructured lawn (Fig. 4C).
The fitness of cells is enhanced by higher spatial positioning.
Taken together, our simulation results and experimental results
suggest that height above the surface of the flow chamber may be
a crucial factor in our experimental setup; for example, in our
simulations, cells that are at the top of an aggregate produce more
progeny. This suggests that, in general, cells positioned above the
surface of the flow chamber should outperform cells that are positioned closer to the surface. To test this, we measured the growth
of single cells positioned on a glass step 100 m above the chamber
surface and compared it to the growth of single cells on the chamber surface. Indeed, we found that, regardless of the initial density,
cells positioned on the step (see Materials and Methods; see Fig. S5
in the supplemental material) grew faster than single cells on the
chamber surface (P ⫽ 0.004, P ⫽ 0.0079, and P ⫽ 0.004 for ODs of
0.1, 0.01, and 0.001, respectively) (Fig. 5; see Table S2 in the supplemental material). Furthermore, we also performed a series of
simulations in which we eliminated the height advantage of the
aggregate by surrounding it by a pregrown layer of competitor
cells of equal height (see Materials and Methods and supplemental
material). As expected, the cells in the aggregate no longer outperformed the single cells in these simulations.
Better substrate access at the top of aggregates can lead to
growth instability. Our simulations show that an aggregate contains a subpopulation of slow-growing cells in its center and a
subpopulation of fast-growing cells at the top of the aggregate; this
differentiation arises due to spatial gradients in the growth resource. Since cells at the top of an aggregate grow faster, this might
suggest that, over time, the shape of aggregates should become less

FIG 3 In in vitro growth in flow cells, at low inoculum density, aggregates are less fit than single cells; at high inoculum density, aggregates are more fit than single
cells. (A to C) Fitted exponential growth rates during the first 9 h of growth for initially aggregated cell and initially single-cell populations, starting with different
cell densities in the inocula. Inoculum optical densities (OD) of 0.1 (A), 0.01 (B), and 0.001 (C) were used. (D to F) Measured biomass ratio N/N0 after 9 h of
growth. Inoculum ODs of 0.1 (D), 0.01 (E), and 0.001 (F) were used. Values are means ⫾ standard errors of the means (SEM) (error bars).
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FIG 4 The presence of multicellular aggregates at the start of biofilm growth is reflected in the structure of the biofilm a day later. Shown are perspective
projections created from confocal microscope z-stacks of Pseudomonas aeruginosa biofilms. (A) Single cells attached to the surface at 0 h. (B) A preformed
aggregate surrounded by single cells on the surface at 0 h. (C) Biofilm descending from single cells from panel A. (D) After 24 h of growth, a large biofilm structure
descending from the preformed aggregate shown in panel B surrounded by biofilm descending from single cells.

FIG 5 Fitted exponential growth rates for the first 9 h of growth of single cells
of P. aeruginosa PAO1 either on the surface or elevated 100 m above on a glass
platform. The fractional relative fitness (w) is about 0.5 for all densities evaluated, indicating that cells on the step consistently have a growth advantage over
cells on the surface. Low density was an initial inoculum OD of 0.001. Medium
density was an initial inoculum OD of 0.01. High density was an initial inoculum OD of 0.1. Values are means ⫾ SEM (error bars).

March/April 2016 Volume 7 Issue 2 e00237-16

spherical and more prolate spheroid. We checked for this change
in aspect ratio in our experiments by measuring the height and
width (at half height) of aggregates at the beginning of an experiment and 6 h later. We then calculated the fold change in aspect
ratio over the 6-h time period, ⌬H/⌬W, where ⌬H is the fractional
change in height and ⌬W is the fractional change in width. A value
of 1 for ⌬H/⌬W would signify symmetrical growth in all directions, while a value greater than 1 would signify aggregates becoming more prolate spheroid. To measure the fold change in aspect
ratio, we used wild-type (WT) P. aeruginosa PAO1 aggregates and
twitching motility knockout ⌬pilA PAO1 aggregates at a high cell
density (Fig. 6). The change in aspect ratio is greater than 1 for the
⌬pil mutant, but not for the twitching-motile WT. This suggests
that, as our model predicts, cells at the top of the aggregate are
growing more quickly than cells in other parts of the aggregate—
but also that twitching-capable cells rearrange themselves to reduce the local cell density in the aggregate.
The growth-limiting resource may be oxygen. We found no
effect on our results upon varying the concentration of the carbon
source over 4 orders of magnitude, indicating that carbon is likely
not the limiting growth resource. In contrast, by measuring oxy®
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FIG 6 Change in aspect ratio for aggregates after 6 h of growth at high
competition (OD of 0.1). Mean change in aspect ratio (⌬H/⌬W where H
represents height and W represents width) for motile (WT PAO1) and nonmotile (PAO1 ⌬pilA) aggregates. Values are means ⫾ SEM (error bars).

gen concentrations in the inflow and outflow of our flow cells, we
find that oxygen, the only electron acceptor present in our media,
becomes limited within the first 9 h of growth for our high-density
inoculation. The values for the area under the curve (AUC) for
oxygen in the outflow medium were 546.4, 854.7, and 874.3 (% O2
saturation ⴱ h) for flow cells inoculated with cells at ODs of 0.1,
0.01, and 0.001, respectively, for the first 9 h of growth. Oxygen is
thus very limiting for growth in our flow cells, which were inoculated with cells at an OD of 0.1. For flow cells inoculated with cells
at an OD of 0.01, oxygen is somewhat limiting. For the flow cells
inoculated with cells at an OD of 0.001, oxygen levels in the outflow are not limiting within the 9-h time frame in which growth
was measured. This strongly points toward oxygen as a growthlimiting resource in our experiments at a high cell density (OD of
0.1) and to a lesser extent at a medium cell density (OD of 0.01). As
the outflow medium content is close to 100% O2 saturation for the
flow chambers inoculated with cells at a low density over all 9 h of
measurement, we anticipate no significant competition for oxygen (Fig. 7).
DISCUSSION

Nonattached biofilm aggregates arise in the liquid phase of in vitro
bacterial cultures and in natural liquid environments, and these
aggregates are likely to attach often to surfaces. Despite this, little
is known about the role aggregates play in biofilm development
compared to single cells. This study examined the biofilm growth
dynamics that arise when a biofilm is seeded from a preformed
aggregate using both in silico simulation and a widely used in vitro

biofilm reactor system. Our simulations deliberately neglected
many biological mechanisms, including exopolysaccharide production, cell-cell signaling, and cell detachment. Thus, any phenomena that arise in our simulations can be attributed solely to
cell growth, competition for growth resources diffusing from
above, and mechanical interactions between cells. Therefore, we
attribute the change in relative fitness of the aggregates with the
level of competition to the interplay between the spatially structured environment and the spatial distribution of cells in the aggregate.
We found that aggregates have a fitness advantage over single
cells when competition for resources is high since the elevated
position of cells at the top of the aggregate gives these cells better
access to growth resources. However, when competition is low,
the single cells have access to resources that is comparable to that
of cells at the top of the aggregate and better than that of cells in the
aggregate interior. As a result, when competition is low, single cells
are more fit than aggregates are. This shows that the relative fitness
of aggregates depends markedly on the density of surrounding
single cells, i.e., on the level of competition for growth resources.
When competition between aggregates and single cells is low, an
aggregate has a net growth disadvantage because the aggregate
interior has poor access to growth resources. However, if competition is high, aggregates have a higher net fitness, because extending vertically above the surface gives cells at the top of the aggregates better access to growth resources. Our findings suggest that
we should reconsider our models of biofilm formation to incorporate the role of aggregates, because current models focus only
on growth that is initiated from individually attached cells.
Upon comparing results for short, intermediate, and long periods of biofilm growth, we found that the fitness of aggregates,
relative to that of single cells, increases with time (Fig. 2; see Fig. S4
in the supplemental material). Thus, the outcome of competition
between initially aggregated and single cells is dependent on time.
As biofilms develop, the descendants of aggregates tend to dominate (Fig. 2 and 4), since competition for growth resources becomes more intense as the total biofilm biomass increases. This
suggests that, in the long term, if competition for growth resource
is the sole pressure on cells, structures such as aggregates that
protrude into the third dimension, and thus have better access to
growth resources, will always be favored over single cells and their
descendants.
We know from previous investigations, and have confirmed
here, that overnight liquid batch cultures of P. aeruginosa contain
both single cells and multicellular aggregates (13, 15). These mul-

FIG 7 Oxygen content in inflow and outflow of media to the flow cells inoculated with bacterial cells at an OD of 0.001, 0.01, or 0.1. After inoculation, the cells
were left without flow for 1 h before starting the flow at t0. From t0 to t9, the AUC values for outflow medium were 546.4, 854.7, and 874.3 for 0.1, 0.01, and 0.001
(% O2 saturation ⴱ h), respectively.
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FIG 8 Proposed revision of biofilm development. The five classical stages of development in the presence of a preformed, multicellular aggregate are shown. In
stage 1, the surface can be seeded either by single cells in a planktonic phenotype or by a preformed aggregate. In stage 2, the single cells attach irreversibly, and
the aggregated population grows. In stage 3, the biofilm matures with complete matrix. Descendants from the aggregate population reach out in an elevated
structure. Stage 4 is the mature structured biofilm. The descendants of the aggregate tower several times higher than any surrounding structures descended from
single cells. In stage 5, dispersal of single cells and sloughing off of biofilm aggregates occur.

ticellular aggregates range in size from 10 m to several hundred
microns in diameter (13). After inoculating a flow cell with an
overnight culture of P. aeruginosa PAO1, one typically finds some
fields of view that are seeded only with single cells (Fig. 4A) and
other fields of view that are seeded with an aggregate surrounded
by single cells (Fig. 4B). We expect to see cells on the surface of an
aggregate grow faster than those in the interior because the latter
have restricted access to growth resources (4, 16).
The results of our in vitro flow cell experiments confirmed the
findings from our simulations, showing competition-dependent
fitness advantages for aggregates over single cells. The density of
surrounding single cells determines the relative impact of the spatial distribution of cells in the aggregate. Under conditions of low
competition, single cells and cells on the surface of an aggregate
have free access to resources and can grow unrestricted, whereas
cells in the aggregate interior have less access to resources and
grow more slowly. This puts the cells in the aggregate at an overall
fitness disadvantage compared to single cells. However, as the level
of competition among cells on the chamber coverslip surface increases, single cells on average produce fewer progeny. Cells at the
top of aggregates are elevated above the level of the surrounding
single cells and are closer to untapped growth resources. In this
scenario, cells within aggregates have a higher relative fitness than
single cells.
In addition, our in vitro step experiment shows an enhanced
growth rate for cells elevated above the surface of the flow chamber compared to single cells positioned on the surface of the flow
chamber. This supports our hypothesis that cells on the top of an
aggregate have a growth advantage over single cells, due to their
height. This growth advantage of the cells at the top of the aggregate compensates, under conditions of high competition, for the
slower-growing cells contained within the aggregates.
Our results suggest a new model for early biofilm development,
in which seeding of the biofilm from preformed aggregates plays a
major role (Fig. 8). Our results also imply that, when competition
for resources is the main selective force, structures that initially
protrude above a surrounding lawn of cells will be favored. These
results raise a number of evolutionary questions. Why might evolution favor the formation of multicellular aggregates, given that
our simulations show that only cells at the top of aggregates produce large numbers of progeny and many of the constituent aggregate cells sacrifice their own fitness for the benefit of these cells?
Aggregation may be maintained by kin selection, a process by
which traits are favored because of their beneficial effects on the
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fitness of close relatives, such as those cells at the top of aggregates
(17, 18). Previous simulation work has also shown height-related
fitness advantages and kin selection during biofilm development,
suggesting that strains of bacteria that produce aggregationpromoting extracellular polymeric substances (EPS) gain a fitness
advantage in biofilms by pushing their progeny upwards into the
medium (19). Our work supports this view, while also showing
that such fitness advantages can arise by aggregation as well as by
traits such as EPS production.
While our work suggests one possible advantage of aggregate
formation, we note that cells in an aggregate may also incur other
benefits, especially in an in vivo infection. Aggregates exhibit many
of the same phenotypes as surface-attached biofilms (15), meaning that they demonstrate increased antibiotic tolerance, resilience toward immune response, and a stabilized chemical environment (5, 7, 15, 20–23). In an infectious regime, detached,
colonizing single cells may be more vulnerable than aggregates
(24, 25). Thus, aggregates may provide bacteria with a protected
mode of colonization of new niches in a hostile environment (15,
22). In fact, in ex vivo samples from chronic infections, single cells
are rarely observed; instead, nonattached aggregates seem to be
the norm (20, 26–28).
Conclusion. In conclusion, our results show that aggregates
perform better than single cells during biofilm development when
the biofilm is seeded at a high cell density, corresponding to high
initial competition, and that over long time scales, biofilm structures are likely to become dominated by progeny originating from
aggregates. Our results call for a revision of the prevailing picture
of in vitro biofilm development to consider the role played by
biofilm seeding by preformed aggregates. While our study has
focused on the role of spatial structure in the development of
bacterial biofilms, 3D growth of multicellular assemblies is a universal phenomenon within biology, from carcinogenesis to plant
development. Therefore, the phenomenon identified here, involving the interplay between the spatial structure of the growing cell
assembly and of the surrounding growth resource field, may have
wider implications for other biological processes and for understanding multicellular assembly in general.
MATERIALS AND METHODS
Bacterial strains. All P. aeruginosa strains used in this study were in a
PAO1 background, which was obtained from the University of Washington, Seattle, USA. To enable visualization with confocal microscopy, we
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tagged wild-type (WT) P. aeruginosa PAO1 with green fluorescent protein
(GFP) by Tn7 transformation as described previously (29).
Growth conditions. We streaked all strains from frozen stock onto
lysogeny broth (LB) (Fisher Scientific, USA) agar plates and incubated
them overnight at 37°C. Colonies were inoculated into LB broth (Fisher
Scientific, USA) and grown, shaking, overnight at 37°C. We determined
the optical density at 600 nm (OD600) of the overnight culture using a
spectrophotometer (Genesys, USA), and the culture was then adjusted to
the desired OD by dilution into M9 minimal medium (Serva, Germany)
with 10% (vol/vol) A10 phosphate buffer [0.15 M (NH4)2SO4, 0.42 M
Na2HPO4 ⴱ H2O, 0.22 M KH2PO4, and 0.51 M NaCl; pH 6.7]. We supplemented the growth medium with 0.3 mM glucose (Fisher Scientific,
USA) as a carbon source. The resulting bacterial suspensions, which contained a mixture of aggregates and single cells, were then used to initiate
the growth of biofilms. To test whether glucose is the limiting resource, we
also carried out experiments using 0.003 mM and 30 mM glucose.
We grew biofilms in standard flow cells by the method of TolkerNielsen and Sternberg (30) with the modifications of Hutchison et al.
(29). We filled the flow cell system with preheated (37°C) growth medium
as described above, and each of the three independent chambers of the
flow cell was inoculated with 150 to 250 l of diluted bacterial culture. We
inoculated the flow cell by injecting bacterial culture into each chamber
using a Luer-Lock connector. We left the inoculated flow cell alone for 1 h
to allow bacteria to attach to the glass coverslip before flow was started.
We maintained a laminar flow at 3 ml h⫺1 with a Watson-Marlow
205 S/CA pump (Watson-Marlow, USA) for the duration of the experiment. Once flow was started, any remaining suspended cells or aggregates
were removed from the system and did not contribute significantly to
biomass accumulation.
Imaging biofilm growth. Biofilms were grown and observed in situ on
a confocal microscope (Zeiss Imager.Z2 microscope with LSM 710 CLSM
running Zeiss Zen 2010v. 6.0 [Zeiss, Germany]) for qualitative analysis
and an inverted confocal microscope (Olympus FV1000 microscope, running Fluoview 3.1a software [Olympus, Japan]) for quantitative measurements of a time series of z-stacks. For the latter, a programmable motorized stage was employed to cycle between several locations (n ⫽ 10 to 35)
in each of three independent sample chambers. This allowed us to study
the growth dynamics of regions of the flow cell with different initial conditions in the same experiment, with adequate statistics for each initial
condition, and allowed us to identify confidently which location initially
contained an aggregate and which contained single cells only. The microscope stage area was enclosed in an incubator chamber that maintained a
constant temperature of 37°C.
Z-stacks of regions that initially contained a preformed aggregate
and/or one or more single cells were recorded every 3 h, using 488-nm
excitation and a 505- to 525-nm emission filter. The growth of biofilms in
flow cells is typically measured by measuring biomass (30, 31–33). We
used the free, open-source software ImageJ (National Institutes of Health,
USA) to crop images to separate aggregates and their descendants from
single cells and their descendants. Biomass was then measured and described in terms of pixels cubed, or voxels, in MatLab (MathWorks, USA)
using in-house code (29). Growth in biomass as a function of time could
be fitted with an exponential function. The specific growth rate, , is given
by the exponent in the expression biomass ⫽ Aet, where A is a biomass at
time zero (t0) and t is time.  represents the growth rate per unit of
biomass and can be used as a proxy measure of cell fitness (which is
ultimately a cell’s ability to propagate its genes to future generations [34]).
In this work, we classified seeding structures as aggregates only if they
were at least 5 m high and had a volume at least 10 times that of a single
cell. Structures intermediate in size between this and single cells were
excluded from our analysis. Because we monitored biofilm growth continuously under the microscope, we would have been able to identify
attachment of new cells to the growing biofilm from the overlying growth
medium. This was not observed, either for aggregates or single cells.
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Effect of elevated position on growth. We examined the effect of
height above the surface on the growth rate of cells within the biofilm. We
broke glass coverslips and selected shards that had a sharp, pointed tip to
reduce the influence of fluid flow around the shard and that were small
enough to fit inside the chamber. Using silicone sealant (3M, USA), we
placed a shard in the sample chamber such that the tip pointed opposite to
the direction of flow. Bacteria that attached to the shard were positioned
about 100 m above the surface of the sample chamber and were expected
to experience similar hydrodynamic conditions as those experienced by
cells positioned at the very top of an aggregate. The net discharge flow in
the sample chamber is laminar, with a Reynolds number of ~3 describing
effective transport integrated over the entire chamber. Because laminar
flow results in a fluid speed that varies with distance above the surface, we
also calculate Reynolds numbers at specific locations important to our
experiments: the Reynolds numbers for cells on top of the shard, on top of
a typical aggregate, and 1 m off the surface are about 50, 30, and 0.03,
respectively. These Reynolds numbers are consistent with nonturbulent
flow. For “shard” experiments, the inoculation and flow conditions were
unchanged from our other experiments. The imaging was modified
slightly in that a 40⫻ objective (Olympus, USA) was used rather than a
60⫻ or 100⫻ objective. The lower-magnification objective had a greater
working distance, which facilitated imaging 100 m into the sample
chamber. The analysis of images to determine growth rate was performed
as described above.
Horizontal oxygen gradients. We measured oxygen concentration in
media as it entered and left the inoculated flow cell with two flowthrough
sensor cells and the FireStingO2 (Pyroscience, Germany). Measurements
were taken every 60 s. This provided us with time-resolved information on
the percent oxygen saturation of the ingoing and outgoing media, and
thereby also allowed quantification of the drop in oxygen across the flow
cell as a function of biofilm growth time.
Computer simulation algorithm. We used the agent-based microbial
simulation package iDynoMiCs (35) to model the growth of biofilms that
were seeded from preformed aggregates and single cells. In iDynoMiCs,
bacterial cells are represented as particulate agents that grow and divide as
a result of consumption of nutrients (see supplemental material). The
growth and division processes lead to local mechanical stresses within the
biofilm that are relieved by a “shoving” algorithm. In the simulations,
nutrients are represented by concentration fields, which change as a result
of consumption and diffusion from above. These processes give rise to
local concentration gradients that can strongly influence the growth dynamics and morphology of the developing biofilm (4, 36–39). As is common in computational biofilm studies (19, 35, 39–43), our simulations
were performed in two dimensions (2D) for reasons of computational
efficiency. However, previous work shows that similar results are likely to
be obtained in 3D simulations (14).
In our simulations, microbial growth kinetics were modeled using the
Monod growth equation
dX
关O兴
⫽ max
关X兴
dt
KO ⫹ 关O兴
where [X] is the local concentration of biomass, [O] is the local concentration of oxygen, max is the maximum specific growth rate, and KO is the
concentration of oxygen at which the growth rate is half the maximum
(see supplemental material). The growth parameters max and KO were
assumed to be the same for all cells (i.e., both aggregated and single cells).
We used growth parameters from previous empirical studies on P. aeruginosa, with oxygen as the single rate-limiting nutrient (Table 1). A bulk
oxygen concentration of 6.64 ⫻ 10⫺3 g liter⫺1 (44) was used in all simulations, consistent with the saturation concentration of oxygen in water at
37°C. Using these parameters, our simulations produce biofilms several
hundred micrometers in height after 120 h of growth (see Fig. S1 in the
supplemental material).
Creation of initial simulation configurations. To create the initial
configurations for our simulations, circular aggregates of cells were gen-
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TABLE 1 Parameters used in all agent-based simulations of biofilm growth
Parameter
[N]bulk
YX/O

max
KO

B
DO
Lx
Ly
LDBL

Description

Value

Note and/or reference(s)

Bulk concn of limiting
growth resource
Yield coefficient of
biomass per gram of
oxygen consumed
Maximum specific
growth rate
Half saturation concn
of oxygen

6.64 ⫻ 10

Density of bacteria
Diffusivity of oxygen in
water
Length of system in the
vertical direction
Length of system in the
horizontal direction
Length of diffusion
boundary layer

⫺3

⫺1

g liter

Saturation concn of oxygen in water at 37oC (44)

0.64 g g⫺1

45

0.29 h⫺1

45

8.12 ⫻ 10⫺4 g liter⫺1

200 g liter⫺1
2.3 ⫻ 10⫺4 m2 day⫺1

Beyenal et al. (45) use Tessier kinetics to describe the growth of P. aeruginosa on glucose and
oxygen. We assume oxygen to be rate limiting and therefore relate the constant kO (1.18
⫻ 10–3 g liter–1) in their kinetic expression to our KO in the Monod expression via KO ⫽
kO ln2. For derivation of this expression, see the supplemental material.
20, 40, 46
37

1,032 m

Ensures aggregates do not interact periodically

1,032 m

Ensures aggregates do not interact periodically

80 m

Within range of values from references 40, 47, and 48

erated by excision of an ~100-cell circular region from a biofilm that had
previously been simulated (see supplemental material). This aggregate
was placed on a surface and surrounded by single cells, at a given surface
density, and placed at random on regions of the surface that were not
occupied by the aggregate (see Fig. S1A in the supplemental material). In
the simulations presented here, the single cells on the surface form a layer
that is only approximately one cell thick even at our highest density.
To ensure adequate statistical sampling of aggregate configurations,
four independent aggregate configurations were generated, each of which
was simulated for 10 independent realizations of the distribution of surrounding single cells on the surface for each cell density. Thus, each simulation data point represents results averaged over 40 different simulations.
Simulation runs. For each value of the surface density of the single
cells, we simulated up to 120 h of biofilm growth starting from each of our
40 cell configurations. The growth of the aggregate, in terms of number of
progeny per initial aggregated cell, was computed for each simulation run,
and the results were averaged over the 40 runs.
To assess the fitness of the single cells, initially seeded on the surface,
we performed separate simulations in the absence of the aggregate, for
each value of the single-cell density. Analyzing single-cell and aggregate
fitness in separate simulations mimics our experimental scenario, in
which the growth of the initially unaggregated cells was monitored in
regions many fields of view away from an aggregate. Cell growth, in terms
of number of progeny per initial single cell, was also measured in these
simulations.
For a control, we also performed simulations in which the height advantage of the aggregate was eliminated. To do this, we surrounded the
aggregate with a high density of surrounding cells on the surface (0.5 cell
m⫺1) and disabled the growth of the aggregate until the surrounding
cells grew to the height of the aggregate (see Fig. S7A in the supplemental
material). At this point, we enabled growth of the aggregate cells and ran
the simulation for 120 h. To assess the success of the aggregate versus the
single cells, we subtracted the time it took for the single unaggregated cells
to reach the same height of the aggregate (15 h) from 120 h. The “fitness”
measure for the red cells, again assessed in separate simulations, was then
given by N105/N0 where N105 is the biomass after 105 h.
Statistical analysis. Statistical significance of both experimental and
simulation data was evaluated by a Mann-Whitney test. P values of ⬍0.05
were considered significant. All tests were performed in GraphPad Prism
5 (GraphPad Software, USA).

March/April 2016 Volume 7 Issue 2 e00237-16

SUPPLEMENTAL MATERIAL
Supplemental material for this article may be found at http://mbio.asm.org/
lookup/suppl/doi:10.1128/mBio.00237-16/-/DCSupplemental.
Text S1, PDF file, 0.5 MB.
Figure S1, TIF file, 0.6 MB.
Figure S2, TIF file, 0.03 MB.
Figure S3, TIF file, 0.2 MB.
Figure S4, TIF file, 0.01 MB.
Figure S5, TIF file, 0.2 MB.
Figure S6, TIF file, 0.02 MB.
Figure S7, TIF file, 0.1 MB.
Table S1, DOCX file, 0.02 MB.
Table S2, DOCX file, 0.01 MB.

ACKNOWLEDGMENTS
This work was funded by the Human Frontiers Science Program under
grant RGY0081/2012 and by startup funds from UT Austin to V.G. In
addition, K.N.K. and T.B. were supported by the Lundbeck Foundation,
K.N.K. was supported by Oticon Fonden and Knud Højgaards Fond,
R.J.A. and S.P.D. were supported by Royal Society University Research
Fellowships, and C.R. was supported, in part, by a gift from ExxonMobil
to V.G.

FUNDING INFORMATION
This work, including the efforts of Kasper N. Kragh, Jaime B. Hutchison,
Gavin Melaugh, Aled Roberts, Stephen P Diggle, Rosalind Allen, Vernita
Gordon, and Thomas Bjarnsholt, was funded by Human Frontier Science
Program (HFSP) (RGY0081/2012). This work, including the efforts of
Stephen P Diggle and Rosalind Allen, was funded by Royal Society. This
work, including the efforts of Kasper N. Kragh and Thomas Bjarnsholt,
was funded by Lundbeckfonden (Lundbeck Foundation). This work, including the efforts of Vernita Gordon, was funded by University of Texas
at Austin (UT Austin). This work, including the efforts of Chris Rodesney
and Vernita Gordon, was funded by Exxon Mobil Corporation.

REFERENCES
1. Costerton JW, Lewandowski Z, DeBeer D, Caldwell D, Korber D, James
G. 1994. Biofilms, the customized microniche. J Bacteriol 176:2137–2142.
2. Lenz AP, Williamson KS, Pitts B, Stewart PS, Franklin MJ. 2008.
Localized gene expression in Pseudomonas aeruginosa biofilms. Appl

®

mbio.asm.org 9

Downloaded from mbio.asm.org on November 15, 2016 - Published by mbio.asm.org

Aggregates in Bioﬁlm

3.
4.
5.
6.
7.

8.
9.

10.

11.

12.

13.

14.

15.

16.
17.
18.
19.
20.

21.
22.
23.

10

Environ Microbiol 74:4463– 4471. http://dx.doi.org/10.1128/
AEM.00710-08.
Donlan RM. 2002. Biofilms: microbial life on surfaces. Emerg Infect Dis
8:881– 890. http://dx.doi.org/10.3201/eid0809.020063.
Stewart PS, Franklin MJ. 2008. Physiological heterogeneity in biofilms.
Nat Rev Microbiol 6:199 –210. http://dx.doi.org/10.1038/nrmicro1838.
Costerton JW, Lewandowski Z, Caldwell DE, Korber DR, Lappin-Scott
HM. 1995. Microbial biofilms. Annu Rev Microbiol 49:711–745. http://
dx.doi.org/10.1146/annurev.mi.49.100195.003431.
Davey ME, O’Toole GA. 2000. Microbial biofilms: from ecology to molecular genetics. Microbiol Mol Biol Rev 64:847– 867. http://dx.doi.org/
10.1128/MMBR.64.4.847-867.2000.
Purevdorj-Gage B, Costerton WJ, Stoodley P. 2005. Phenotypic differentiation and seeding dispersal in non-mucoid and mucoid Pseudomonas
aeruginosa biofilms. Microbiology 151:1569 –1576. http://dx.doi.org/
10.1099/mic.0.27536-0.
Stoodley P, Hall-Stoodley L, Lappin-Scott HM. 2001. Detachment, surface migration, and other dynamic behavior in bacterial biofilms revealed
by digital time-lapse imaging. Methods Enzymol 337:306 –319.
Hunt SM, Werner EM, Huang B, Hamilton MA, Stewart PS. 2004.
Hypothesis for the role of nutrient starvation in biofilm detachment. Appl
Environ Microbiol 70:7418 –7425. http://dx.doi.org/10.1128/
AEM.70.12.7418-7425.2004.
Bar-Zeev E, Berman-Frank I, Girshevitz O, Berman T. 2012. Revised
paradigm of aquatic biofilm formation facilitated by microgel transparent
exopolymer particles. Proc Natl Acad Sci U S A 109:9119 –9124. http://
dx.doi.org/10.1073/pnas.1203708109.
Häussler S, Ziegler I, Löttel A, von Götz F, Rohde M, Wehmhöhner D,
Saravanamuthu S, Tümmler B, Steinmetz I. 2003. Highly adherent
small-colony variants of Pseudomonas aeruginosa in cystic fibrosis lung
infection. J Med Microbiol 52:295–301. http://dx.doi.org/10.1099/
jmm.0.05069-0.
Déziel E, Comeau Y, Villemur R. 2001. Initiation of biofilm formation by
Pseudomonas aeruginosa 57RP correlates with emergence of hyperpiliated and highly adherent phenotypic variants deficient in swimming,
swarming, and twitching motilities. J Bacteriol 183:1195–1204. http://
dx.doi.org/10.1128/JB.183.4.1195-1204.2001.
Schleheck D, Barraud N, Klebensberger J, Webb JS, McDougald D, Rice
SA, Kjelleberg S. 2009. Pseudomonas aeruginosa PAO1 preferentially
grows as aggregates in liquid batch cultures and disperses upon starvation.
PLoS One 4:e5513. http://dx.doi.org/10.1371/journal.pone.0005513.
Melaugh G, Hutchison J, Kragh KN, Irie Y, Roberts AEL, Bjarnsholt T,
Diggle SP, Gordon VD, Allen RJ. 2015. Shaping the growth behaviour of
bacterial aggregates in biofilms. arXiv arXiv:1506.08168v2. [physics.
bio-ph]
Alhede M, Kragh KN, Qvortrup K, Allesen-Holm M, van Gennip M,
Christensen LD, Jensen PØ, Nielsen AK, Parsek M, Wozniak D, Molin
S, Tolker-Nielsen T, Høiby N, Givskov M, Bjarnsholt T. 2011. Phenotypes of non-attached Pseudomonas aeruginosa aggregates resemble surface attached biofilm. PLoS One 6:e27943. http://dx.doi.org/10.1371/
journal.pone.0027943.
Wessel AK, Arshad TA, Fitzpatrick M, Connell JL, Bonnecaze RT,
Shear JB, Whiteley M. 2014. Oxygen limitation within a bacterial aggregate. mBio 5:e00992-14. http://dx.doi.org/10.1128/mBio.00992-14.
Hamilton WD. 1964. The genetical evolution of social behaviour. I. J
Theor Biol 7:1–16. http://dx.doi.org/10.1016/0022-5193(64)90038-4.
West SA, Griffin AS, Gardner A, Diggle SP. 2006. Social evolution theory
for microorganisms. Nat Rev Microbiol 4:597– 607. http://dx.doi.org/
10.1038/nrmicro1461.
Xavier JB, Foster KR. 2007. Cooperation and conflict in microbial biofilms. Proc Natl Acad Sci U S A 104:876 – 881. http://dx.doi.org/10.1073/
pnas.0607651104.
Bjarnsholt T, Jensen PØ, Fiandaca MJ, Pedersen J, Hansen CR, Andersen CB, Pressler T, Givskov M, Høiby N. 2009. Pseudomonas aeruginosa
biofilms in the respiratory tract of cystic fibrosis patients. Pediatr Pulmonol 44:547–558. http://dx.doi.org/10.1002/ppul.21011.
Bjarnsholt T, Alhede M, Alhede M, Eickhardt-Sørensen SR, Moser C,
Kühl M, Jensen PØ, Høiby N. 2013. The in vivo biofilm. Trends Microbiol 21:466 – 474. http://dx.doi.org/10.1016/j.tim.2013.06.002.
Hall-Stoodley L, Stoodley P. 2005. Biofilm formation and dispersal and
the transmission of human pathogens. Trends Microbiol 13:7–10. http://
dx.doi.org/10.1016/j.tim.2004.11.004.
Høiby N, Bjarnsholt T, Givskov M, Molin S, Ciofu O. 2010. Antibiotic

®

mbio.asm.org

24.
25.

26.

27.

28.

29.

30.
31.

32.

33.

34.
35.

36.
37.
38.
39.
40.

41.
42.

43.

resistance of bacterial biofilms. Int J Antimicrob Agents 35:322–332.
http://dx.doi.org/10.1016/j.ijantimicag.2009.12.011.
Bester E, Wolfaardt GM, Aznaveh NB, Greener J. 2013. Biofilms’ role in
planktonic cell proliferation. Int J Mol Sci 14:21965–21982. http://
dx.doi.org/10.3390/ijms141121965.
McDougald D, Rice SA, Barraud N, Steinberg PD, Kjelleberg S. 2012.
Should we stay or should we go: mechanisms and ecological consequences
for biofilm dispersal. Nat Rev Microbiol 10:39 –50. http://dx.doi.org/
10.1038/nrmicro2695.
Fazli M, Bjarnsholt T, Kirketerp-Møller K, Jørgensen B, Andersen AS,
Krogfelt KA, Givskov M, Tolker-Nielsen T. 2009. Nonrandom distribution of Pseudomonas aeruginosa and Staphylococcus aureus in chronic
wounds. J Clin Microbiol 47:4084 – 4089. http://dx.doi.org/10.1128/
JCM.01395-09.
Kragh KN, Alhede M, Jensen PØ, Moser C, Scheike T, Jacobsen CS,
Seier S, Eickhardt-Sørensen SR, Trøstrup H, Christoffersen L, Hougen
H-P, Rickelt LF, Kühl M, Høiby N, Bjarnsholt T. 2014. Polymorphonuclear leukocytes restrict the growth of Pseudomonas aeruginosa in the
lungs of cystic fibrosis patients. Infect Immun 82:4477– 4486. http://
dx.doi.org/10.1128/IAI.01969-14.
Homøe P, Bjarnsholt T, Wessman M, Sørensen HCF, Johansen HK.
2009. Morphological evidence of biofilm formation in Greenlanders with
chronic suppurative otitis media. Eur Arch Otorhinolaryngol 266:
1533–1538. http://dx.doi.org/10.1007/s00405-009-0940-9.
Hutchison JB, Rodesney CA, Kaushik KS, Le HH, Hurwitz DA, Irie Y,
Gordon VD. 2014. Single-cell control of initial spatial structure in biofilm
development using laser trapping. Langmuir 30:4522– 4530. http://
dx.doi.org/10.1021/la500128y.
Tolker-Nielsen T, Sternberg C. 2011. Growing and analyzing biofilms in
flow chambers. Curr Protoc Microbiol Chapter 1:Unit 1B.2. http://
dx.doi.org/10.1002/9780471729259.mc01b02s21.
Klausen M, Heydorn A, Ragas P, Lambertsen L, Aaes-Jørgensen A,
Molin S, Tolker-Nielsen T. 2003. Biofilm formation by Pseudomonas
aeruginosa wild type, flagella and type IV pili mutants. Mol Microbiol
48:1511–1524. http://dx.doi.org/10.1046/j.1365-2958.2003.03525.x.
Bjarnsholt T, Jensen PØ, Burmølle M, Hentzer M, Haagensen JAJ,
Hougen HP, Calum H, Madsen KG, Moser C, Molin S, Høiby N,
Givskov M. 2005. Pseudomonas aeruginosa tolerance to tobramycin, hydrogen peroxide and polymorphonuclear leukocytes is quorum-sensing
dependent. Microbiology 151:373–383. http://dx.doi.org/10.1099/
mic.0.27463-0.
Heydorn A, Givskov M, Hentzer M, Ersbøll BK, Sternberg C, Nielsen
AT, Molin S. 2000. Quantification of biofilm structures by the novel
computer program COMSTAT. Microbiology 146:2395–2407. http://
dx.doi.org/10.1099/00221287-146-10-2395.
Orr HA. 2009. Fitness and its role in evolutionary genetics. Nat Rev Genet
10:531–539. http://dx.doi.org/10.1038/nrg2603.
Lardon LA, Merkey BV, Martins S, Dötsch A, Picioreanu C, Kreft J-U,
Smets BF. 2011. iDynoMiCS: next-generation individual-based modelling of biofilms. Environ Microbiol 13:2416 –2434. http://dx.doi.org/
10.1111/j.1462-2920.2011.02414.x.
Hermanowicz SW. 2001. A simple 2D biofilm model yields a variety of
morphological features. Math Biosci 169:1–14. http://dx.doi.org/10.1016/
S0025-5564(00)00049-3.
Stewart PS. 2003. Diffusion in biofilms. J Bacteriol 185:1485–1491. http://
dx.doi.org/10.1128/JB.185.5.1485-1491.2003.
Dockery J, Klapper I. 2001. Finger formation in biofilm layers. SIAM J
Appl Math 62:853– 869.
Nadell CD, Foster KR, Xavier JB. 2010. Emergence of spatial structure in
cell groups and the evolution of cooperation. PLoS Comput Biol
6:e1000716. http://dx.doi.org/10.1371/journal.pcbi.1000716.
Xavier JB, Picioreanu C, van Loosdrecht MCM. 2005. A framework for
multidimensional modelling of activity and structure of multispecies biofilms. Environ Microbiol 7:1085–1103. http://dx.doi.org/10.1111/j.1462
-2920.2005.00787.x.
Picioreanu C, Kreft J-U, van Loosdrecht MCM. 2004. Particle-based
multidimensional multispecies biofilm model. Appl Environ Microbiol
70:3024 –3040. http://dx.doi.org/10.1128/AEM.70.5.3024-3040.2004.
Estrela S, Brown SP. 2013. Metabolic and demographic feedbacks shape
the emergent spatial structure and function of microbial communities.
PLoS Comput Biol 9:e1003398. http://dx.doi.org/10.1371/
journal.pcbi.1003398.
Kreft J-U, Picioreanu C, Wimpenny JWT, van Loosdrecht MCM. 2001.

March/April 2016 Volume 7 Issue 2 e00237-16

Downloaded from mbio.asm.org on November 15, 2016 - Published by mbio.asm.org

Kragh et al.

Individual-based modelling of biofilms. Microbiology 147:2897–2912.
http://dx.doi.org/10.1099/00221287-147-11-2897.
44. Battino R, Rettich TR, Tominaga T. 1983. The solubility of oxygen and
ozone in liquids. J Phys Chem Ref Data 12:163–178.
45. Beyenal H, Chen SN, Lewandowski Z. 2003. The double substrate growth
kinetics of Pseudomonas aeruginosa. Enzyme Microb Technol 32:92–98.
http://dx.doi.org/10.1016/S0141-0229(02)00246-6.
46. Characklis WG, Marshall KC. 1990. Biofilms. Wiley Interscience, New
York, NY.

March/April 2016 Volume 7 Issue 2 e00237-16

47. Alpkvist E, Picioreanu C, van Loosdrecht MCM, Heyden A. 2006.
Three-dimensional biofilm model with individual cells and continuum
EPS matrix. Biotechnol Bioeng 94:961–979. http://dx.doi.org/10.1002/
bit.20917.
48. Picioreanu C, van Loosdrecht MCM, Heijnen JJ. 1998. Mathematical
modeling of biofilm structure with a hybrid differential-discrete cellular automaton approach. Biotechnol Bioeng 58:101–116. http://
dx.doi.org/10.1002/(SICI)1097-0290(19980405)58:1⬍101::AID
-BIT11⬎3.0.CO;2-M.

®

mbio.asm.org 11

Downloaded from mbio.asm.org on November 15, 2016 - Published by mbio.asm.org

Aggregates in Bioﬁlm

